A MATTER OF DEGREE:
IMPROVED APPROXIMATION ALGORITHMS FOR
DEGREE-BOUNDED MINIMUM SPANNING TREES *

J. KONEMANN AND R. RAVI

Abstract. In this paper, we present a new bicriteria approximation algorithm for the degree-
bounded minimum spanning tree problem. In this problem, we are given an undirected graph, a
nonnegative cost function on the edges, and a positive integer B*, and the goal is to find a minimum
cost spanning tree 7' with maximum degree at most B*. In an n-node graph, our algorithm finds
a spanning tree with maximum degree O(B* + logn) and cost O(opt g.) where opt p. is the
minimum cost of any spanning tree whose maximum degree is at most B*. Our algorithm uses ideas
from Lagrangean duality. We show how a set of optimum Lagrangean multipliers yields bounds on
both the degree and the cost of the computed solution.
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1. Introduction.

1.1. Motivation and formulation. In the design of computer networks a fun-
damental problem is that of transmitting a single information packet from a given
source-host to a set of recipient-hosts. This problem is widely known as the broadcast
or multicast problem, depending on whether we want to transmit the packet to all
other hosts or to a specific subset of recipients. Both problems have been widely
studied [3, 6, 18]. In particular, it is believed that the multicast problem will play an
increasingly important role in data networks.

A naive solution to the multicast problem would be to implement it as a series
of unicasts. In other words, the source sends a single packet to every recipient host.
The routing is done independently for each of the unicasts. However, the cost of this
approach in terms of bandwidth consumption becomes unacceptable if the number of
hosts in the multicast group grows.

Graph theoretic ideas have turned out to be essential in the design of efficient
network routing protocols. A physical network can be modeled as a complete graph
where each host is associated with a node and an edge represents the wvirtual link
between the corresponding hosts. Usually, edges of that graph are annotated by
the transmission delay of the corresponding virtual link. A standard solution to
broadcasting and multicasting problems is then to send packets along the edges of a
minimum spanning tree rooted at the source node [18]. Every internal node duplicates
the incoming message and sends it to its children.

However, a spanning tree might have a high fan-out out at certain internal nodes.
Switches in point-to-point networks may vary in their ability to support multicasting.
That is, some routers may not support multicasting at all and others may only support
a limited number of copies they can make of an incoming packet [20]. Bauer and
Varma [1] show that it is natural to model switch capabilities by node degrees in
graphs.

The preceding discussion suggests that a solution to the multicasting problem
should minimize the total transmission delay and the maximum degree of a vertex
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in the computed solution. Traditional approaches for this kind of bicriteria problem
often compute the minimum-cost solution under a linear combination of the two cost
measures [14, 17]. However, in the case of very disparate objectives these techniques
usually do not produce useful solutions.

In this paper, we address a natural budgeted version of the degree-bounded min-
imum spanning tree problem (BMST). Here, we are given an undirected graph G =
(V, E), a cost function ¢ : E — IR" and a positive integer B > 2. We would like to
find a spanning tree T' of maximum vertex degree at most B and minimum cost. This
formulation was first introduced in [17] and can be modeled by the following integer
linear program.

opty = min Z CeTe (IP)
eclE
st z(d(v))<B WYweV (1.1)
x € SPg
T integer

Here, 6(v) denotes the set of all edges of E that are incident to v and SPgis
the spanning tree polyhedron, that is, the convex hull of edge-incidence vectors of
spanning trees of G. We note that complete descriptions of SPg are known in the
literature ([2, 4]).

1.2. Previous work and our result. Ravi et al. [17] showed how to com-
pute a spanning tree T' of maximum degree O(Blog(5)) and total cost at most
O(logn) opt g . They generalize their ideas to Steiner trees, generalized Steiner forests
and the node-weighted case.

Another result that is related to our work is given in a paper by Khuller, Ragh-
avachari and Young [11]. The authors show how to compute a spanning tree of n
points in the plane that has degree at most 3 (4) and cost at most 1.5 (1.25) that of
a minimum-cost spanning tree (without any degree constraints).

While the approximation factor of O(logn) on the cost of the solution cannot
be improved substantially (via reductions from the set covering problem [12]) in the
node-weighted case, improvements for the edge-weighted case were left open in [17].
Our main result is such an improvement and is stated in the following theorem. We
denote the degree of a node v in tree T by 07 (v). Let the maximum node degree in
a tree T be denoted by A(T).

THEOREM 1.1. There is a polynomial-time approximation algorithm that, given
a graph G = (V, E), a nonnegative cost function ¢ : E — IR, a constant B* > 2 and
a parameter w > 0, computes a spanning tree T such that

1. A(T) < (14 w)bB* +log, n for any arbitrary constant b > 1, and
2. ¢(T) < (1+1/w)opt g..

For instance, choosing w = 1/2 and b = 2 would yield a tree with degree at most

3B* 4 log, n and cost at most 3 opt g..

1.3. Technique: Lagrangean Duality. Our algorithm builds on the Lagrangean
dual of (IP) resulting from dualizing the degree constraints. We denote its value by

OPt.p(B) -

oPtip(m) =max min {c(T)+ 2 Ao(0r(v) = B)}- (LD(B))
- G ve
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For any fixed A > 0, an optimum integral solution to (IP) is a feasible candidate
for attaining the inner minimum above. Since the maximum degree of such a solution
is at most B and A > 0, it follows that opt; g is a lower bound on optg .

PROPOSITION 1.2. [15] opt; ;5 < optp

The interesting fact is that opt,p p)can be computed in polynomial time [15].

The result is a vector AP of optimum Lagrangean multipliers on the nodes and a set of
optimum trees OB, all of which achieve the inner minimum for this set of multipliers.
In other words, every tree T2 € OF minimizes the following objective:

o(TP) + > M (075 (v) - B).

veV

Given AP, the task of finding a tree 7' that minimizes the above objective function is
called the Lagrangean subproblem of LD(B).

Using *” (uv) = c(uv) + A8 + AB the last expression can be restated as

AP =B A (1.2)
veV

Notice that for a given A® and B, the second term is a constant. Hence, any minimum
spanning tree of G under cost c>‘B, denoted by MST(G, cAB), is a solution for T'.

An important feature of our algorithm is to relax the degree constraints slightly
from B to (1 + w)B for some fixed w > 0 and show that there is a tree T € Q1+« B
that satisfies the conditions of Theorem 1.1.

This paper is organized as follows: in Section 2 we review results on the related
minimum-degree spanning tree problem. In particular, we present the fundamental
ideas from [5, 7]. In Section 3, we state our algorithm. Finally, we give the analysis
of our procedure in Section 4.

2. Minimum Degree Spanning Trees. Related to the BMST problem is the
problem of minimizing the maximum degree of a spanning tree in some graph G
(MDST). This problem is NP-hard since the Hamiltonian path problem is a special
case. In fact, it is N'P-complete to decide for any k& > 2 whether G contains a spanning
tree of maximum degree k [8].

Fiirer and Raghavachari presented an approximation algorithm with an additive
performance guarantee of one [7]: i.e., they describe a polynomial time algorithm that
finds a spanning tree T' of G such that A(T) < A*+1, where A* denotes the minimum
possible maximum degree over all spanning trees. In the same paper the authors also
give a local search algorithm for the MDST problem. This approach yields a tree
with maximum degree at most bA* + log, n for any constant b > 1. Later, Fischer
noted that this procedure can be adapted to find a minimum-cost spanning tree of
approximately minimum maximum degree in an edge-weighted graph [5].

The local search algorithms from [5, 7] play an important role in this paper. In
this section we show a minor strengthening of these results that is crucial to the
analysis of our algorithm.

2.1. A local improvement algorithm. In this section, we explain the basic
ideas from the local search algorithm for the MDST problem. We state the algorithm
since we use it later. The procedure starts with a spanning tree 7" and tries to improve
it by swapping non-tree edges against tree edges.
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DEFINITION 2.1. Given a tree T and a non-tree edge uv, let C(uv) be the unique
cycle in T U {uv} and let wz € C(e). We call the swap (uv,wz) an improvement for

w if
max{dr(u),0r(v)} +1 < dp(w).

If an edge swap (uv,wz) is an improvement step for either w or z then the maximum
degree of the nodes u,v,w and z decreases as a result of the swap; We call such a
swap simply an improvement.

The algorithm in [7] performs improvement steps as long as possible. In fact,
it is not hard to see that starting with an arbitrary tree, the number of possible
improvements is finite. We end up with a locally optimal tree.

DEFINITION 2.2. A tree T' is called locally optimal (LOT) if no vertex degree can
be decreased by applying an improvement swap.

Computing a locally optimal tree might be too ambitious a goal however. In fact,
it is not known how to do this in polynomial time. However, the analysis in [7] shows
that it is enough to compute a pseudo-optimal tree.

DEFINITION 2.3. A tree T of mazimum degree A(T) is called pseudo-optimal
(POT) if for all vertices v with A(T) — [logyn] < dr(v) < A(T), no improvement
step for v is applicable. Here b is an arbitrary constant bigger than one.

Fischer’s adaptation [5] of the algorithm from [7] computes a minimum-cost span-
ning tree of approximately minimum maximum degree. To obtain his algorithm we
have to make two small changes to the procedure from [7]. First, instead of starting
with an arbitrary spanning tree, we start with a minimum-cost spanning tree. Second,
an improvement step must be cost neutral. That is, for an improvement step (uv,wz)
to be applicable we must have ¢y, = ¢,,. Algorithm 1 states the procedure.

Algorithm 1 The algorithm PLocal computes a pseudo-optimal tree.

1: Given: graph G = (V, E) and cost function ¢ : E — R
2: T < MST(G,c¢)

3: while T is not pseudo optimal do

4:  Identify cost neutral improvement (uv,wz)

5

6

T+ T —wz+uv
: end while

2.2. Analysis and running time. In what follows we highlight and strengthen
the major ideas of the analysis from [5, 7]. The strengthening is due to Eva Tardos
[19] and leads to a shorter and simpler proof of Lemma 4.5 than the one that appeared
in the extended abstract [13].

The fundamental underlying proof idea for the unweighted problem is based on
an averaging argument that we present here. Let a set W C V be such that for a given
graph G = (V, E), the graph G[V — W] has t connected components. A spanning tree
of G has to connect these ¢t components and the nodes from W. We need exactly
t + |W| — 1 edges going between the nodes of W and the ¢ connected components
to accomplish this. Each of these edges must be incident to a node from . Hence
averaging yields a lower bound of (t+ |W|—1)/|W| on the maximum degree A* of T'.

PROPOSITION 2.4. [7] Let W be a set of size w whose removal splits G into t
components. Then A* > [%H]
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We now turn to the weighted case, i.e. the minimum-degree minimum-cost span-
ning tree problem. The above mentioned strengthening of the results from [5] is based
on the following definitions.

DEFINITION 2.5. Given an undirected graph G = (V, E) and a non-negative cost
function c on the edges, let O° be defined as

O°={T :T is an MST under cost c}.

In the following we will be talking about convex combinations of spanning trees.
Hence we introduce some further simplifying notation.

DEFINITION 2.6. Let TY = ZTGOC arT be a conver combination of minimum-
cost spanning trees of G with respect to cost function c, i.e. ar > 0 for all T and
Y rco-ar = 1. We denote the fractional degree of verter v in T by

02(w) = Y ardp(v).

TeO:

Finally we define the minimum maximum degree of convex combinations of span-
ning trees.

DEFINITION 2.7. Given G = (V, E) and a non-negative cost function ¢ on the
edges, let A’ denote the minimum mazimum degree of any conver combination of
minimum-cost spanning trees, i.e.

AY = min max 0% (v).
convexr comb. o vEV

The following easy proposition will be used in the later analysis.
PROPOSITION 2.8. [7] For any constant b > 1 and a tree T', let Sy be the set of
nodes that have degree at least d in T'. Then, there is a

de {Ar —Jlogyn] +1,...,Ar}

such that |Sq—1| < b|Sql.

The main theorem is the following.

THEOREM 2.9. [5, 7] If T is a pseudo-optimal MST, then Ap < bA%+[logyn] for
any constant b > 1. Moreover, a pseudo-optimal MST can be computed in polynomial
time.

Proof. Given a constant b > 1, choose d as in Proposition 2.8. That is, we have
[Sa—1]| < b|S4|- Recall that S; contains the nodes of degree at least d in the tree T

Removing Sy from T leaves us with a forest F'. Let G be obtained from @
by contracting each connected component of F. It is now easy to see that every
minimum-cost spanning tree of G contains a minimum-cost spanning tree of G (e.g.,
every edge added by Kruskal’s algorithm for finding a minimum-cost spanning tree
for G is feasible for a minimum-cost spanning tree of G if it were not contracted in
the formation of G).

Let (u,v) € E — T be an edge that connects two components of F' such that
u,v € Sq_1, 1.e. both v and v have degree at most d — 2. We claim that such an edge
cannot be included in any minimum spanning tree of G. To see that, let ng » be the

edges of the unique w, v-path in 7" and let ];iv be the subset of the edges of ngv that

are in G.
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It follows from the pseudo-optimality of 7' that the cost of edge (u,v) must be
higher than the cost of each edge from PuT7 - For otherwise, (u,v) can be swapped in

place of another edge of the same or higher cost in PuT7 » and all such edges are incident
to at least one node in S;_1, leading to an improvement. This means (u,v) cannot be
a part of any minimum spanning tree of G. Equivalently, a minimum-cost spanning
tree of G must use edges incident to Sy_1 to connect the components of F' and the
nodes of Sjy.

By the definition of S;, we know that F' has at least

|Sald = 2(|Sa| = 1) = |Sal(d = 2) +2

trees. This follows from an easy counting argument after observing that every node
in Sq has degree at least d in T' and there are at most |Sy| — 1 edges going between
nodes of Sjy.

This means that we need at least

[Sal(d—2) +2+[Sq| —1=|Sq|(d—1) +1

edges to connect up the components of F' and the nodes of S; in any spanning tree.
By the preceeding argument each of these edges has to be incident to at least one
node of degree at least d — 1 in an MST. Hence the the average degree of a node of
Sq—1 in any MST is

Sal(d—1) + 1
|Sa—a1]

Moreover, the average degree of a node in Sy_; in any conver combination of MSTs
is also at least the above ratio. Since A’ denotes the minimum possible maximum
degree of any fractional MST, it follows using our choice of index d from Proposition
2.8 that
d-1
A% > 5
Using the range of d we obtain A(T) < bA% + [log,n]. The results in [5, 7] show
a lower-bound on the degree of any MST. The extention to fractional MST’s is the
mentioned strengthening [19] of the previous ideas.
For the running time we follow [7]. Note that each improvement step can be
implemented in polynomial time. We need to bound the number of iterations. The
proof uses a potential function argument. Define the potential of a vertex v as

®(v) = 3°7()

where T' is the current tree. The total potential is the sum over all vertex potentials,
that is

(1) =) ().
veV

Now, an improvement step in Algorithm 1 improves the degree of a vertex v € Sy
with d7(v) = d and d > A(T) — [log, n] + 1. Hence, the reduction in the potential is
going to be at least

(37 42.3972) —3.34"L = 9.31°2
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Using the range of d we can lower bound the right hand side of the last equality by

A(T
3A(T)710gb n—1 _ (3 ( )> .
n

The potential ®(T') of the tree T is at most n32(T), This implies that the overall
decrease of the potential due to the improvement step is

(42)

In other words, we reduce the potential by at least a polynomial factor in each itera-
tion. In O(n?) iterations the reduction is by a constant factor. Hence, the algorithm
needs O(n?) improvement steps in total. O

3. The BMST-Algorithm. In this section, we describe our algorithm for the
BMST problem. It uses the Lagrangean formulation LD(B) from the introduction
and Algorithm 1.

The input to our algorithm consists of a graph GG, a non-negative cost function c,
a degree bound B* and a positive constant w. Let B = (1 + w)B*.

Algorithm 2 Our algorithm for the BMST problem

1: Given: graph G = (V, E), a cost function ¢ : E — R", a degree bound B* > 2
and a parameter w > 0.

2: B+ (14+w)B*

3: A\ « Solve(LD(B))

4: T + PLocal(G,cAB)

Since the optimum Lagrange multipliers and pseudo-optimal MSTs can be com-
puted in polynomial time [7, 15], Algorithm 2 runs in polynomial time.

Recall that ¢*” denotes the original cost function ¢ augmented by the Lagrangean
multipliers A2, i.e. cﬁf = Cup + Au+Ay. We use OF to denote the set of all minimum-
cost spanning trees of G for cost function A7,

4. Analysis. In this section we prove Theorem 1.1. First we show that the cost
¢(T) of the tree output by Algorithm 2, T, is small. Then, we prove that T has low
maximum degree. Our proofs rely on techniques from Lagrangean duality.

4.1. The cost of T. Recall that opt, p(p) < OPt from Proposition 1.2. Un-
fortunately, opt, p(B) = OPtp is not true in general. There might be a duality gap.
However, it can be shown that opt; pg)equals the optimum objective function value
of the relaxation of (IP). The proof is insightful and hence we present it here.

THEOREM 4.1. [15] opt, pp) =min{c(T): T € Sk ,Yv € V : 0r(v) < B}

Proof. We can restate (LD(B); as the following linear program in variables  and
A. Recall that we denote its maximum objective function value by opt, g, -

max 1 (4.1)

st. n<eT) - Z Ao(B —dér(v)) VT € SPs
veV
A>0
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The first block of constraints states that n is at most the cost of any spanning tree
T of G with respect to the Lagrangean function (1.2). The maximization objective
of (4.1) forces n to attain the best possible cost. Writing down the dual of the last
program yields

min ¢ Z ayT) (4.2)
TESFE

s.t. Z ar =1
TESPE
Z ardr(v) < B Z ar=B YveV
Te SPq Te SPy
a>0

Note that 7% = 3, gp, @rT is a convex combination of trees in SPg . Also, observe
that 3 c gp, @rdr(v) is precisely the degree %(v) of this fractional tree at node v.
These observations yield the theorem. O

The theorem has two nice corollaries that we use. In the following, let A® denote
the vector of optimum Lagrangean multipliers for (LD(B)). Recall that OF is the set
B

of minimum-cost spanning trees under c¢* .

COROLLARY 4.2. There exists a conver combination T* = Y s arT such
that

1. Yo eV:6%, (v) < B and
2. A7 >0 only if 6% 5 (v) = B.
Proof. This follows from complementary slackness applied to the optimum solu-
tions of the dual linear programs (4.1) and (4.2). O
The second corollary gives a bound on AZA B-
COROLLARY 4.3. A:AB <B

Proof. By Corollary 4.2, we know that there is a convex combination T'% of trees
from OF such that 6% (v) < B for all v. Hence

A% s =minmaxd%s(v) < B.
a veV -

We now prove that ¢(7') is small.

LEMMA 4.4. For all trees T € OF we have ¢(T) < (1 + 1/w) opt g..
Proof. Recall that we defined B = (1 + w)B*

The following inequality holds for every T' € OF:

ST A (60(v) - BY) < o(T) + 3 AP (61(v) - B) (4.3)

veV veV
< opt ;p(B+)

In the first inequality we just added ¢(T). Note, that the right hand side of the first
line is just the Lagrangean objective function (1.2) for B*. Recall that T' is a minimum

spanning tree with respect to A7 Moreover, AP is a feasible set of multipliers for
(LD(B*)). Hence, the second inequality follows.
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We also have

co(T) = e(T) + Y AJ(0r(v) = BY) + Y A} (B" = ér(v))

veV veV

< opt Lppe) T Z AP (B* = 07 (v))
veV

where the inequality follows from (4.3). Applying Proposition 1.2 and the fact that
dr(v) > 1 for all v € V leads to
¢(T) < opt g. + B* Z AB.
veV

In the remainder of this proof we will derive the inequality B* ), .y, A < opt 5. /w.
This yields the lemma. From Corollary 4.2, we know that there is a convex combina-

tion
7%= Y arT
TeOB

such that A7} > 0 only if 6% 5 (v) = B.
We derive a new inequality by summing over all T € O, ar times the inequality
(4.3) for each T'. We obtain

> ar (Z AB (67 (v) —B*)> < OBt p(pey D, Or (4.4)

TeOB veV TeOB

The right hand side is equivalent to opt ; (g« because 3 p.cos ar = 1. Reordering

the left hand side yields
Z)\vB (( Z OéT(ST(U)> —B*>
veV TeOB

Instead of summing over all v € V it suffices to sum over v, where AZ > 0. For such
v, we have

?/\B = Z OéT(ST(U) =B
TeOB

by Corollary 4.2. Using B = (1 + w)B* it follows that the left hand side of (4.4) is

equivalent to
wB* Z \B
veV

and this finishes the proof of the lemma. O

4.2. The Maximum Degree of T. LEMMA 4.5. Az < (1 +w)bB* + [log, n]
for constants b > 1 and w.
Proof. T is a pseudo-optimal minimum-cost spanning tree with respect to cost
function ¢*” . From Theorem 2.9 we know that
AT S bAz/\B + |—10gb n] .

An application of Corollary 4.3, noting B = (1 + w)B* yields the lemma. O
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5. Conclusions.

5.1. Summary and remarks. In this paper we developed an improved ap-
proximation algorithm for the degree-bounded minimum spanning tree problem. For
a positive constant B* and an n-node graph, our method computes a spanning tree
whose cost is at most a constant factor worse than the cost of the optimum degree-B*-
bounded minimum spanning tree. Additionally, we proved that the maximum degree
of the resulting tree is O(B* +logn). Our procedure solves a Lagrangean relaxation of
the BMST integer program for slightly relaxed degree constraints ((1 + w)B* instead
of B*). We showed how this slack helps to prove low cost of the resulting tree. Our
algorithm also makes use of a local search technique from [5, 7]. We showed how a
slight strengthening of the results in [5, 7] can be used to prove low maximum degree
of the resulting tree.

As a side note, the reader should notice that in Algorithm 2 we assumed the exact
solution of (LD(B)). However, in an implementation, a reasonable approximation to
the optimum Lagrangean multipliers will most likely be sufficient. To compute such an
approximation, we could employ subgradient optimization techniques from [9, 10, 16].

5.2. Extensions and open questions. An interesting open question is whether
our results extend to the case of Steiner trees and general Steiner networks. The
central difficulty of such an extension stems from the fact that, in the Steiner case,
the subproblem that arises from dualizing the degree constraints (the minimum cost
Steiner tree problem) is A"P-hard itself.

Another avenue for extending our work is to examine if our approach capable of
handling individual node degrees? In the current version, node degrees are assumed
to be uniform. Lemma 4.5 relies on the pseudo-optimality of tree T from Algorithm 2
and on results from [5, 7]. These results do not apply to non-uniform degrees. Is there
an extention of the known MDST algorithms to handle individual degree bounds?

We believe that the techniques used in this paper can be generalized to apply to
a broader class of multicriteria problems. A central point in the development of a
more general framework is the identification of key properties of suitable optimization
problems; in the BMST problem, the dualization of the degree constraints yields a
tractable subproblem. Furthermore, the compact form of the objective function of
this subproblem proved to be a key for the analysis.

Acknowledgments We thank Eva Tardos for permitting us to include her sim-
pler proof of Lemma 4.5 in the paper.

REFERENCES

[1] F. Bauer and A. Varma. Degree-constrained multicasting in point-to-point networks. In Pro-
ceedings of the 14th Annual Joint Conference of the IEEE Computer and Communications
Societies (INFOCOM’95), pages 369-376, Los Alamitos, CA, USA, April 1995. IEEE Com-
puter Society Press.

[2] S. Chopra. On the spanning tree polyhedron. Operations Research Letters, 8:25-29, 1989.

[3] S. Deering, D. Estrin, D. Farinacci, V. Jacobson, C.-G. Liu, and L. Wei. An architecture for
wide-area multicast routing. In Proceedings, 1994 SIGCOMM Conference, pages 126-135,
London, UK, 1994.

[4] Edmonds, J. Optimum branchings. J. Res. Nat. Bur. Standards, B71:233-240, 1967.

[5] T. Fischer. Optimizing the degree of minimum weight spanning trees. Technical Report TR
93-1338, Dept. of Computer Science, Cornell University, [thaca, NY 14853, 1993.

[6] S. Floyd, V. Jacobson, S. McCanne, C. G. Liu, and L. Zhang. A reliable multicast frame-
work for light-weight sessions and application level framing. IEEE/ACM Transactions on
Networking, November 1996.



(7]

(9]
(10]
11]
(12]

(13]

Improved Approximation Algorithms for Degree-Bounded Minimum Spanning Trees 11

Martin Fiirer and Balaji Raghavachari. Approximating the minimum-degree Steiner tree to
within one of optimal. Journal of Algorithms, 17(3):409-423, November 1994.

M. R. Garey and D. S. Johnson. Computers and Intractability: A guide to the theory of
NP-completeness. W. H. Freeman and Company, San Francisco, 1979.

M. Held and R. M. Karp. The traveling-salesman problem and minimum spanning trees: part
II. Math. Programming, 1:6-25, 1971.

Michael Held, Philip Wolfe, and Harlan P. Crowder. Validation of subgradient optimization.
Mathematical Programming, 6(1):62—-88, 1974.

Samir Khuller, Balaji Raghavachari, and Neal Young. Low-degree spanning trees of small
weight. STAM Journal on Computing, 25(2):355-368, April 1996.

P.N. Klein and R. Ravi. A nearly best-possible approximation for node-weighted Steiner trees.
J. Algorithms, 19:104-115, 1995.

J. Kénemann and R. Ravi. A matter of degree: Improved approximation algorithms for degree-
bounded minimum spanning trees. In Proceedings, ACM Symposium on Theory of Com-
puting, 2000.

Madhav V. Marathe, R. Ravi, Ravi Sundaram, S. S. Ravi, Daniel J. Rosenkrantz, and Harry B.
Hunt III. Bicriteria network design problems. Journal of Algorithms, 28(1):142-171, July
1998.

G.L. Nemhauser and L.A. Wolsey. Integer and Combinatorial Optimization. Wiley, 1988.

B.T. Polyak. A general method of solving extremum problems. Doklady Akademmi Nauk
SSSR, 174(1):33-36, 1967.

R. Ravi, M.V. Marathe, S.S.Ravi, D.J. Rosenkrantz, and H.B. Hunt. Many birds with one
stone: Multi-objective approximation algorithms. In Proceedings, ACM Symposium on
Theory of Computing, pages 438—447, 1993.

A.S. Tanenbaum. Computer Networks. Prentice Hall, 1996.

E. Tardos. Personal communication. April 2000.

W. De Zhong. A copy network with shared buffers for large-scale multicast ATM switching.
IEEE/ACM Transactions on Networking, 1(2):157-165, 1993.




<<
  /ASCII85EncodePages false
  /AllowTransparency false
  /AutoPositionEPSFiles true
  /AutoRotatePages /All
  /Binding /Left
  /CalGrayProfile (Dot Gain 20%)
  /CalRGBProfile (sRGB IEC61966-2.1)
  /CalCMYKProfile (U.S. Web Coated \050SWOP\051 v2)
  /sRGBProfile (sRGB IEC61966-2.1)
  /CannotEmbedFontPolicy /Warning
  /CompatibilityLevel 1.4
  /CompressObjects /Tags
  /CompressPages true
  /ConvertImagesToIndexed true
  /PassThroughJPEGImages true
  /CreateJDFFile false
  /CreateJobTicket false
  /DefaultRenderingIntent /Default
  /DetectBlends true
  /DetectCurves 0.0000
  /ColorConversionStrategy /LeaveColorUnchanged
  /DoThumbnails false
  /EmbedAllFonts true
  /EmbedOpenType false
  /ParseICCProfilesInComments true
  /EmbedJobOptions true
  /DSCReportingLevel 0
  /EmitDSCWarnings false
  /EndPage -1
  /ImageMemory 1048576
  /LockDistillerParams false
  /MaxSubsetPct 100
  /Optimize true
  /OPM 1
  /ParseDSCComments true
  /ParseDSCCommentsForDocInfo true
  /PreserveCopyPage true
  /PreserveDICMYKValues true
  /PreserveEPSInfo true
  /PreserveFlatness true
  /PreserveHalftoneInfo false
  /PreserveOPIComments false
  /PreserveOverprintSettings true
  /StartPage 1
  /SubsetFonts true
  /TransferFunctionInfo /Apply
  /UCRandBGInfo /Preserve
  /UsePrologue false
  /ColorSettingsFile ()
  /AlwaysEmbed [ true
  ]
  /NeverEmbed [ true
  ]
  /AntiAliasColorImages false
  /CropColorImages true
  /ColorImageMinResolution 300
  /ColorImageMinResolutionPolicy /OK
  /DownsampleColorImages true
  /ColorImageDownsampleType /Bicubic
  /ColorImageResolution 300
  /ColorImageDepth -1
  /ColorImageMinDownsampleDepth 1
  /ColorImageDownsampleThreshold 1.50000
  /EncodeColorImages true
  /ColorImageFilter /DCTEncode
  /AutoFilterColorImages true
  /ColorImageAutoFilterStrategy /JPEG
  /ColorACSImageDict <<
    /QFactor 0.15
    /HSamples [1 1 1 1] /VSamples [1 1 1 1]
  >>
  /ColorImageDict <<
    /QFactor 0.15
    /HSamples [1 1 1 1] /VSamples [1 1 1 1]
  >>
  /JPEG2000ColorACSImageDict <<
    /TileWidth 256
    /TileHeight 256
    /Quality 30
  >>
  /JPEG2000ColorImageDict <<
    /TileWidth 256
    /TileHeight 256
    /Quality 30
  >>
  /AntiAliasGrayImages false
  /CropGrayImages true
  /GrayImageMinResolution 300
  /GrayImageMinResolutionPolicy /OK
  /DownsampleGrayImages true
  /GrayImageDownsampleType /Bicubic
  /GrayImageResolution 300
  /GrayImageDepth -1
  /GrayImageMinDownsampleDepth 2
  /GrayImageDownsampleThreshold 1.50000
  /EncodeGrayImages true
  /GrayImageFilter /DCTEncode
  /AutoFilterGrayImages true
  /GrayImageAutoFilterStrategy /JPEG
  /GrayACSImageDict <<
    /QFactor 0.15
    /HSamples [1 1 1 1] /VSamples [1 1 1 1]
  >>
  /GrayImageDict <<
    /QFactor 0.15
    /HSamples [1 1 1 1] /VSamples [1 1 1 1]
  >>
  /JPEG2000GrayACSImageDict <<
    /TileWidth 256
    /TileHeight 256
    /Quality 30
  >>
  /JPEG2000GrayImageDict <<
    /TileWidth 256
    /TileHeight 256
    /Quality 30
  >>
  /AntiAliasMonoImages false
  /CropMonoImages true
  /MonoImageMinResolution 1200
  /MonoImageMinResolutionPolicy /OK
  /DownsampleMonoImages true
  /MonoImageDownsampleType /Bicubic
  /MonoImageResolution 1200
  /MonoImageDepth -1
  /MonoImageDownsampleThreshold 1.50000
  /EncodeMonoImages true
  /MonoImageFilter /CCITTFaxEncode
  /MonoImageDict <<
    /K -1
  >>
  /AllowPSXObjects false
  /CheckCompliance [
    /None
  ]
  /PDFX1aCheck false
  /PDFX3Check false
  /PDFXCompliantPDFOnly false
  /PDFXNoTrimBoxError true
  /PDFXTrimBoxToMediaBoxOffset [
    0.00000
    0.00000
    0.00000
    0.00000
  ]
  /PDFXSetBleedBoxToMediaBox true
  /PDFXBleedBoxToTrimBoxOffset [
    0.00000
    0.00000
    0.00000
    0.00000
  ]
  /PDFXOutputIntentProfile ()
  /PDFXOutputConditionIdentifier ()
  /PDFXOutputCondition ()
  /PDFXRegistryName ()
  /PDFXTrapped /False

  /Description <<
    /CHS <FEFF4f7f75288fd94e9b8bbe5b9a521b5efa7684002000500044004600206587686353ef901a8fc7684c976262535370673a548c002000700072006f006f00660065007200208fdb884c9ad88d2891cf62535370300260a853ef4ee54f7f75280020004100630072006f0062006100740020548c002000410064006f00620065002000520065006100640065007200200035002e003000204ee553ca66f49ad87248672c676562535f00521b5efa768400200050004400460020658768633002>
    /CHT <FEFF4f7f752890194e9b8a2d7f6e5efa7acb7684002000410064006f006200650020005000440046002065874ef653ef5728684c9762537088686a5f548c002000700072006f006f00660065007200204e0a73725f979ad854c18cea7684521753706548679c300260a853ef4ee54f7f75280020004100630072006f0062006100740020548c002000410064006f00620065002000520065006100640065007200200035002e003000204ee553ca66f49ad87248672c4f86958b555f5df25efa7acb76840020005000440046002065874ef63002>
    /DAN <>
    /DEU <>
    /ESP <>
    /FRA <>
    /ITA <>
    /JPN <>
    /KOR <FEFFc7740020c124c815c7440020c0acc6a9d558c5ec0020b370c2a4d06cd0d10020d504b9b0d1300020bc0f0020ad50c815ae30c5d0c11c0020ace0d488c9c8b85c0020c778c1c4d560002000410064006f0062006500200050004400460020bb38c11cb97c0020c791c131d569b2c8b2e4002e0020c774b807ac8c0020c791c131b41c00200050004400460020bb38c11cb2940020004100630072006f0062006100740020bc0f002000410064006f00620065002000520065006100640065007200200035002e00300020c774c0c1c5d0c11c0020c5f40020c2180020c788c2b5b2c8b2e4002e>
    /NLD (Gebruik deze instellingen om Adobe PDF-documenten te maken voor kwaliteitsafdrukken op desktopprinters en proofers. De gemaakte PDF-documenten kunnen worden geopend met Acrobat en Adobe Reader 5.0 en hoger.)
    /NOR <>
    /PTB <>
    /SUO <>
    /SVE <>
    /ENU (Use these settings to create Adobe PDF documents for quality printing on desktop printers and proofers.  Created PDF documents can be opened with Acrobat and Adobe Reader 5.0 and later.)
  >>
  /Namespace [
    (Adobe)
    (Common)
    (1.0)
  ]
  /OtherNamespaces [
    <<
      /AsReaderSpreads false
      /CropImagesToFrames true
      /ErrorControl /WarnAndContinue
      /FlattenerIgnoreSpreadOverrides false
      /IncludeGuidesGrids false
      /IncludeNonPrinting false
      /IncludeSlug false
      /Namespace [
        (Adobe)
        (InDesign)
        (4.0)
      ]
      /OmitPlacedBitmaps false
      /OmitPlacedEPS false
      /OmitPlacedPDF false
      /SimulateOverprint /Legacy
    >>
    <<
      /AddBleedMarks false
      /AddColorBars false
      /AddCropMarks false
      /AddPageInfo false
      /AddRegMarks false
      /ConvertColors /NoConversion
      /DestinationProfileName ()
      /DestinationProfileSelector /NA
      /Downsample16BitImages true
      /FlattenerPreset <<
        /PresetSelector /MediumResolution
      >>
      /FormElements false
      /GenerateStructure true
      /IncludeBookmarks false
      /IncludeHyperlinks false
      /IncludeInteractive false
      /IncludeLayers false
      /IncludeProfiles true
      /MultimediaHandling /UseObjectSettings
      /Namespace [
        (Adobe)
        (CreativeSuite)
        (2.0)
      ]
      /PDFXOutputIntentProfileSelector /NA
      /PreserveEditing true
      /UntaggedCMYKHandling /LeaveUntagged
      /UntaggedRGBHandling /LeaveUntagged
      /UseDocumentBleed false
    >>
  ]
>> setdistillerparams
<<
  /HWResolution [2400 2400]
  /PageSize [612.000 792.000]
>> setpagedevice


